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Abstract 
 
The article describes the modular structure of adaptive machine learning 
system which can form a learning content for each student individually, 
generate test tasks depending on the results achieved, manage educational 
trajectory and form the student profile in various aspects. The design features 
of modern machine learning systems based on individual management of 
educational trajectories were identified. Machine learning system based on the 
modular structure proposed can tune to particular subject area flexibly and 
form the optimal individual educational trajectory.  
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Introduction 
The development of adaptive machine learning systems, which allow you to manage 
the individual educational trajectories, is one of the key elements of creating 
individual-based learning approach [1-4]. The systems of this type are used not only 
in the educational process, but in the process of advanced studies and retraining of the 
employees of the organizations also [5]. An important task of the personnel 
management system for the modern organizations and enterprises is to provide 
improvement of professional skill continuously in order to maintain competence of 
the personnel at a level to intensify the manufacturing processes without quality loss 
of products and services. The machine learning systems allow you to automate the 
processes of monitoring and management of the personnel reserve based on the 
availability of information about the knowledge, skills and experience of the staff.  
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 The researchers have distinguished three directions of adaptation to the 
individual features of the students in terms of availability of adaptive algorithms in 
the creation of the systems of the machine learning.  
 The adaptation of the results of the learning process, allowing managingthe 
educational trajectory based on testing knowledge of trainees, has been identified 
firstly[6]. Secondly, the adaptation, considering psychological and physiological 
conditions of a student, taking into account the psychological and genetic parameters, 
as well as the professional experience was found[7]. The third, the adaptation was 
offered, taking into account the functional state of a learner, which allows to monitor 
the parameters of the electrocardiogram of the heart, electrodermal resistance, 
variation pulsometry, keyboard handwriting and the others, based on which it is 
possible to control individual educational trajectories, maintaining these parameters in 
the optimal mode for each student[8].  
 
 
Research Method 
Machine learning system is used in order to optimize the management of individual 
educational trajectories, the achievement of which comes down to two tasks[9]. 
Firstly, we need to maximize the level of competence of the learner within a limited 
time on the learning process. Secondly, we need to minimize the time on the learning 
process while limiting the level of competence of the learner.  
 Researcher identifies three hierarchical levels according to the degree of 
adaptation of machine learning systems [10]:adaptation to the audience as a group of 
users, that is adaptation to each category according to their needs ; adaptation to a 
group of students, depending on the chosen educational program, age and 
psychological orientation of the person ; adaptation to the individual listener, which 
can use different methods. In this case, one of the main issues is the procedure of 
adaptive testing, which allows us to identify the knowledge of students with minimal 
errors efficiently[11].  
 Thefollowingtaskshavebeenidentifiedandstructuredbyusforconstructingthestruct
ureofadaptivemachinelearningsystem: the formation of educational and 
methodological materials, depending on the individual features of the students, testing 
the psychological and physiological peculiarities, the initial testing, adaptive testing in 
accordance with the learning outcomes, taking into account the complexity of the test 
questions and rating of a trainee, management of individual educational trajectory, 
formation of individual student's profile with the ability to obtain information in the 
various sections, adjustment of the training program.  
 Solving these problems will help to individualize the learning process using the 
machine learning systems.  
 
 
Research model 
On the basis of the synthesis of the requirements for tasks, which modern adaptive 
learning machine should decide, its modular structure was designed by us (figure1).  
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Figure 1. – The modular structure of adaptive machine learning system 
 
 
 All subsystems are interconnected through the channels of information exchange 
(the dashed line) by means of thedocumenting subsystem. The following components 
are included into the modular structure: 
- thedocumenting subsystem intended for processing requests of subsystems to 
the database by means of which the integration and synchronization of operation 
of the subsystems was realized. Themodule of registration of activity of the 
system and users, as well as database are a part of the subsystem.  
- the authorization subsystem provides a process for user to interact with the 
system, providing it the intuitive interface and features available, depending on 
his or her rights. The subsystem includes in its composition: 
1) the authentication 
moduledesignedfordeterminingtheregistereduserandprovidinginterfaceinteractio
nwiththesystem, dependingonitsindividualsettings. In addition, the results of 
training are restored in the system since the last session. Aninformational 
message about the end of the planned period of implementation of various 
control measures may appear to the user at the same time ; 
2)  registration module initiates the registration procedure in a system that assigns a 
status to the listener and he takes the initial test, which determines the individual 
psychological and physiological features, recorded by the model of the trainee ; 
3)  The module of the analysis of psychophysiological parameters of the trainee 
defines the individual physiological parameters, recorded by themodel of the 
trainee.  
- Thesubsystemofprocessingofthemodelofthetrainee, which implements the 
adjustment of the model parameters and provides data to the subsystems, 
includes the following components: 
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1)  the moduleofformationofaprofileofthetraineeanalyzes the data about the 
potential possibilities of the student in various kinds of professional and 
scientific activities ; 
2)  themodelofthetrainee, contains information about the psycho-physiological 
characteristics and learning outcomes with associated parameters and reflects 
the individual features ; 
3)  themoduleofcorrectionofthemodelofthetraineemonitors the changes of learning 
outcomes in order to override the parameters of the model.  
- thesubsystemofmonitoringofcompetencesis designed to determine the degree of 
mastering elements of the training program, includes the following components: 
1) therulesof testing, reflecting the peculiarities of the adaptive procedure and the 
initial test ; 
2)  themodelofadaptivetesting is a discrete structure of the testing process, based on 
the definition of the complexity of tests depending on the rating of the trainee ; 
3)  themoduleoftheanalysisofqualityoftesttasksanalyzes the answers of users and 
calculates the parameters of reliability, validity and differentiating ability of 
tests ; 
4)  themoduleoftestingofinitialknowledgeidentifies the student's knowledge of 
educational material that they have to learn ; 
5)  themoduleofadaptivetestingidentifies the student's knowledge of relevant 
content based on the rules of testing, themodel of the trainee and 
themodelofadaptivetesting.  
- thesubsystemofmanagementoftrainingprocessis designed to manage the 
individual educational trajectories, depending on the results achieved, includes 
the following components: 
1)  themodel of an educational program ; 
2)  themodelofprogramcontrolbytrainingimplements the listener`s transfer between 
the elements of the educational program depending on the results of the adaptive 
testing and the model of the trainee ; 
3)  themoduleofformationofaneducationalcontentcomposes the content of the 
training topic in a rational form for the individual perception ; 
4)  the rules of the formation of a content are presented in the form of production 
rules ; 
5)  the module of management of individual educational trajectories carries out the 
functions the student`s transfer to the next element of the educational program 
based on the parameters of the model of the trainee, the model of program 
control by training and the module of adaptive testing.  
 
 
Conclusions 
Theanalysis of the specific tools and training methods has shown that algorithms and 
models of individualization are not used sufficientlyin modern machine learning 
techniques, althoughmachine learning implements an effective management of 
individual educational trajectories of the students. The study of approaches of the 
construction of machine learning systems has revealed the need to include the 
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educational programs and learning management software in the control loop of the 
model of the trainee.  
 During the analysis of the existing mathematical models of the trainees we 
revealed that the main share of the modern machine learning systems uses subject of 
the model of the trainee that reflects the results of learning only, without consideration 
of the psycho-physiological features.  
 We carried out a synthesis of the functional requirements for an adaptive 
machine learning system. We have developed the modular structure of the adaptive 
machine learning systems consisting of subsystems and modules that implement a set 
of individual process-oriented learning.  
 Thus, we developed the modular structure of the adaptive machine learning 
system, which is adaptable to the particular subject area. Subsystems, modules and 
models that make up the system, form a complete set of functions to ensure an 
effective management process individual educational trajectories of the students. The 
developed system can be effectively used in the educational process, and in the 
process of training and retraining of the employees.  
 
 
References 
 
1.  Brusilovsky, P. L., 2003. Adaptive navigation support in educational 
hypermedia: the role of student knowledge level and the case for meta-
adaptation. British Journal of Educational Technology. 2003 ; 34(4):487-497.  
2.  Hwang, G.-J., 2013. A Learning Style Perspective to Investigate the Necessity 
of Developing Adaptive Learning Systems. Educational Technology & Society. 
2013 ;16(2):188–197.  
3.  Simonova, I., 2011. Personalization in eLearning: from Individualization to 
Flexibility. Recent Researches in Educational Technologies. 2011 ;116–121.  
4.  Sokolova, M., 2011. Comparison of effectiveness of teaching with the support 
of eLearning to the effectiveness of traditional higher education in the course of 
Principles of Management I – Comparison of the growth dynamics in the 
performances. Social and Behavioral Sciences. 2011 ;28:179–183.  
5.  Joo, Y. J., 2012. A Model for Predicting Learning Flow and Achievement in 
Corporate e-Learning Educational Technology & Society. 2012 ;15(1):313–325.  
6.  Bespalko, V. P., 2008. Prirodosoobraznost pedagogy. Public Education (Mosc). 
2008 ; 512. (InRussian).  
7.  Jurkov, N. K., 2010. Intelligent computer tutoring systems. Monograph (Penza). 
2010 ;304. (InRussian).  
8.  Razygraeva, V. A., 2011. Automating the process of adaptive e-learning based 
on the functional state of the learner. The dissertation of the candidate of 
technical sciences (05. 13. 06). 2011 ;172. (InRussian).  
9.  Solovov, A. V., 2006. E-learning: issues, didactics, technology. NewEquipment 
(Samara). 2006 ; 464. (InRussian).  
16990  Vladimir VasilievichLomakin et al 
10.  Zaitseva, L. V., 2003. Methods and models to adapt to the students in the 
computer-based training systems. Educational Technology & Society. 2003 ;6 
(4):204-211. (InRussian).  
11.  Wu, H.-M., 2012. Evaluating Knowledge Structure-based Adaptive Testing 
Algorithms and System Development. Educational Technology & Society. 2012 
;15(2):73–88.  
